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ABSTRACT
Procedural Content Generation (PCG) accomplishes feats that once
would be considered magic, creating near-infinite amounts of unique
levels, worlds, objects and other content for games. Yet, despite this
near magical quality, generated content is often found to have a
sameness to it. After a short time it loses the interest of players.
Many procedurally generated games, such as No Man’s Sky, have
disappointed customers in this sense. We argue that one important
cause is generated content fails to create an emotional connection
with players. Emotions help in keeping players engaged with game
content [7] and thereby improve the gameplay experience. Among
the many emotions players experience in games, surprise is perhaps
the most important for PCG. Surprise intensifies other emotions
[9] and it lies at the origin of humor, strategy and problem solving
[15]. Thus, surprise helps to increase player enjoyment and engagement with games. So far, PCG in games has produced surprise by
accident of chance. PCG systems which intentionally create surprising moments, in a controllable way, can play an important role in
increasing engagement and interest in games.

CCS CONCEPTS

and anxiety. Each emotion is inherently disparate from other as
they originate in different parts of the brain [1] and are experienced
differently in people [12]. Some approaches modeled surprise independently from other emotions. For example, [10] use regression
models to recognize a surprising design. Additionally, [5] use a
predictive model based on [4], to discover surprising weapons via a
divergent search algorithm called surprise search. Contrary to these
existing approaches, we look to model surprise from the perspective
of cognitive science.
We advocate the use of cognitive models as the basis for generation of emotions in games because they are based on years of
empirical research on how human cognition works. Using cognitive models to generate emotion provides a better scientific understanding of how cognition works. It also considers many cognitive
functions (e.g. memory, attention and perception), evolution of human mind and artificial intelligence. None of the existing work in
this area fully implements this vision. We propose a bottom-up
approach that starts with understanding the emotion first, followed
by creating a cognitive model of the emotion. This will help us in
understanding the problem which is the first step towards crafting
affective generative methods.
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Surprise is widely used by game designers to create an engaging,
challenging and positive experience for players. It works on the
dopamine system in our brains, helping us to focus our attention
and inspiring us to look at our situation in new ways [18]. One
cognitive model that can be used to model surprise in games is
Expectancy Violations Theory, which explains how unexpected behaviors in a social environment can be perceived as surprising [2].
This theory was proposed in the domain of proxemics, which is
the study of the spatial requirements of humans and the effects of
population density on behavior, communication, and social interaction. Expectancy Violation Theory postulates that three factors
affect an individual’s expectations or beliefs : environmental variables, interactant variables and variables related to the nature of
the interaction or environmental variables [2]. Thus, a model of
the future can be predicted based on the individual’s beliefs that
have been formed due to one of the factors mentioned above. When
experience events deviate from the predicted future, an expectancy
violation occurs, resulting in the individual being surprised. This
captures the attention of the individual as she attempts to comprehend what occurred and modify her beliefs to come to terms with
this new situation [8]. A second theory of surprise is based on the
notion that players can become surprised when they are “caught off
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Why Existing approaches are not sufficient?
Existing approaches of player experience modeling (PEM) attempt
to model emotions in games using designer’s intuition [3], player
physiological data [11], playing style [13] or data driven approaches
[16]. However, these techniques are simplistic as they use a generic
approach to model a variety of emotions such as fun, frustration
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guard”[6]. This happens due to the difference between the sensory
and the perceptual bility of human beings [17].
Based on the theories discussed above, we propose a model of
surprise in video games called VCL: Violation of Expectations, Caught
Off Guard and Learning. In VCL, surprise is defined as a sudden
fleeting moment which elicits a verbal, nonverbal or physiological
response from the player. This is caused either by a sudden violation
of the player’s established expectations or when a player is caught
“off guard” (as when something which was previously unnoticed
suddenly comes within the boundary of conscious perceptual ability
of a player). A surprise also forces the player to re-perceive her ideas
about the game and reformulate her understanding by refining her
gameplay style. An activity we call “learning” in this context. See
Figure 1 for a visual representation of the VCL model.
Prior Beliefs

Belief

Factor”. If the Divergent Factor d of an event E is greater than a
particular threshold ∆—which varies from player to player—then E
is perceived as surprising by that player. Defining how to calculate
both DF (P, E) and ∆ is very hard, because they depend on the
experience, adaptability and personality of the player. Currently,
VCL is a theoretical model, so we need to conduct empirical studies
with players in order to collect insights on how to define DF .
We believe that the VCL model will help us in better understanding of the phenomenon of surprise in video games. This creates
an opportunity to develop a creative system for the generation
of surprising events in games, which is part of our future work.
We think that this model will help to make PCG techniques more
interesting, once they will be able to reason about surprise when
generating content. We plan to develop such system with controllable parameters. This allows us to make a deeper contribution
towards understanding and solving the problem of generating emotions in games.
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Figure 1: A diagram describing VCL. In our model, d represents the difference between the beliefs of the player P before and after a event E in the game. If d is greater than a
threshold ∆ then E is perceived as surprising by P.
As a player plays a game, she continuously uses her beliefs to
respond to events in the game. When she encounters new events,
her beliefs get updated. If the new event doesn’t significantly alter
the player’s current beliefs, the event is non-surprising. For example,
experiencing a differently colored platform in a platforming game,
so long as it behaves like all other platforms, is non-surprising.
A special update occurs when a new event is sharply antithetical
to the player’s current beliefs. This results in the player being
surprised, which can occur either due to violation of expectations
or when the player is caught off guard (see the box labeled Surprise
in Figure 1). For example, when the player tries to kill an enemy in
Contra by jumping on them (using prior beliefs from Super Mario
World, where this is a safe action), she gets killed. This event evokes
a surprising reaction as it violates the expectations of the player.
The surprising event results in learning, i.e, the player updates
their current belief with the newly acquired knowledge (see arrow
between Learning and Belief in Figure 1). For example, as a result
of being killed by trying to jump on the enemy, the player learns
that this strategy is not suitable for this game and needs to use an
alternate strategy to kill the enemies.
As mentioned above, an event is surprising when there is a
significant difference between the beliefs of the player before and
after a given event in the game. The extent d = DF (P, E) to which
the event E is significant varies from player P1 to P2 [14]. In this
paper, the result d of the function DF (P, E) is called “Divergent

REFERENCES
[1] Daniel G Amen. 2006. Making a good brain great: The Amen clinic program for
achieving and sustaining optimal mental performance. Harmony Books.
[2] Judee K Burgoon and Stephen B Jones. 1976. Toward a theory of personal space
expectations and their violations. Human Communication Research 2, 2 (1976),
131–146.
[3] Dajana Dimovska, Patrick Jarnfelt, Sebbe Selvig, and Georgios N Yannakakis.
2010. Towards procedural level generation for rehabilitation. In Proceedings of
the 2010 Workshop on Procedural Content Generation in Games. ACM, 7.
[4] Kazjon Grace, Mary Lou Maher, Douglas Fisher, and Katherine Brady. 2015.
Modeling expectation for evaluating surprise in design creativity. In Design
Computing and Cognition’14. Springer, 189–206.
[5] Daniele Gravina, Antonios Liapis, and Georgios N Yannakakis. 2016. Constrained
surprise search for content generation. In Computational Intelligence and Games
(CIG), 2016 IEEE Conference on. IEEE, 1–8.
[6] Matthias Gross. 2010. Ignorance and surprise: Science, society, and ecological design.
MIT Press.
[7] Katherine Isbister. 2016. How Games Move Us: Emotion by Design. MIT Press.
[8] Uma R Karmarkar and Zakary L Tormala. 2010. Believe me, I have no idea what
I’m talking about: The effects of source certainty on consumer involvement and
persuasion. Journal of Consumer Research 36, 6 (2010), 1033–1049.
[9] Tania Luna and LeeAnn Renninger. 2015. Surprise: Embrace the Unpredictable
and Engineer the Unexpected. Penguin.
[10] Mary Lou Maher, Katherine Brady, and Douglas H Fisher. 2013. Computational
models of surprise in evaluating creative design. In Proceedings of the fourth
international conference on computational creativity, Vol. 147.
[11] Regan L Mandryk and M Stella Atkins. 2007. A fuzzy physiological approach
for continuously modeling emotion during interaction with play technologies.
International journal of human-computer studies 65, 4 (2007), 329–347.
[12] Dr Mercola. 2014. Imaging Technology Finally Reveals How Emotions Manifest in Your Body. http://articles.mercola.com/sites/articles/archive/2014/01/30/
eft-mapping-emotions.aspx. (2014).
[13] Christopher Pedersen, Julian Togelius, and Georgios N Yannakakis. 2010. Modeling player experience for content creation. IEEE Transactions on Computational
Intelligence and AI in Games 2, 1 (2010), 54–67.
[14] Rainer Reisenzein, Sandra Bördgen, Thomas Holtbernd, and Denise Matz. 2006.
Evidence for strong dissociation between emotion and facial displays: The case
of surprise. Journal of personality and social psychology 91, 2 (2006), 295.
[15] Jesse Schell. 2014. The Art of Game Design: A book of lenses. CRC Press.
[16] Noor Shaker, Georgios N Yannakakis, and Julian Togelius. 2010. Towards Automatic Personalized Content Generation for Platform Games.. In AIIDE.
[17] Darren Stanley. 2009. Complexity and the Phenomenological Structure
of’Surprise’. Emergence: Complexity and Organization 11, 2 (2009), 46.
[18] Jill Suttie. 2015. Why Humans Need Surprise. http://greatergood.berkeley.edu/
article/item/why_humans_need_surprise. (2015).

